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Varieties of Publication Patternsin Neur oscience
at the Cognitive Turn
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The quantification of publication activity and impact has become a key element in the
evaluation of scientific excellence. However, it is unclear to what extent this graspsthe
diversity of research communication that accompanies the transition of scientific
fields. This contribution investigates number, categorization, and impact of publica-
tions (i.e., publication patterns) of six scientists active at the cognitive turn, which pro-
moted the information processing perspective on neuronal processes in different
communities; Horace Barlow, Theodore Bullock, Ralph Gerard, Donald MacKay,
Warren McCulloch, and Werner Reichardt. The large variety of publication patterns
revealed indicates the limits of standardized evaluation procedures based on publication
activity.
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Introduction

The quantification and evaluation of publication activity of scientists has become an
important tool to ascertain the quantity and quality of the impact of articles and authors, as
well as to explore the topical and social structure of scientific communities (Shiffrin
& Borner, 2004). Although the adequateness and reliability of this approach has been crit-
icized (Adam, 2002) and alternatives—e.g., based on acknowledgements (Lee Gilles
& Councill, 2004)—have been proposed, the analysis of publication activity remains a
key element in the evaluation of scientific excellence.

From a historical point of view, however, this approach may miss the diversity of
research communication—in particular during transition periods, when new concepts and
questions enter a specific field. The work of scientists may be acknowledged much later or
in completely different fields. The “publicaction patterns’—the number of publications and
citations dependent on time and field—may vary considerably across scientists that were
nevertheless acknowledged as key persons of the transition. This contribution investigates
this phenomenon by analyzing the publication patterns of key scientific persons at the “ cog-
nitive turn,” characterized as the introduction of vocabulary and concepts emerging from
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information theory and cybernetics into neuroscience. Although the citation analysis is
based on the standard 1SI Web of Knowledge database,* an alternative approach was used to
identify communities and key scientists. Conferences in the fields of information theory,
cybernetics, and neuroscience in the mid-1940s to the early 1970s were clustered according
to similarities concerning participation. Six scientists who frequently were present in differ-
ent clusters and are considered as important based on a qualitative analysis (Christen, 2006)
were then chosen in order to assess their impact on different scientific communities.

This contribution is structured in three parts: In afirst section, the main characteristics
of the information perspective in neuroscience are briefly sketched. In a second section,
conferences in the period 1946 to 1972, when the application of concepts originating in
information theory and cybernetics to neuronal processes has been discussed, are analyzed.
Then, based on the conference analysis, scientists who were present in different scientific
communities and served in this way as distributors or promoters of the information per-
spective towards neuronal processes are identified. Six key persons are selected for a
detailed citation analysis. The methods used for the conference and citation analysis are
outlined in the Appendix.

The Information Per spectivein Neuroscience

The report of the Neurosciences Research Program work session on “Neural Coding” in
January 1968 begins with the sentence (Perkel & Bullock, 1968, p. 227; emphasis added):

The nervous system is a communication machine and deals with information.
Whereas the heart pumps blood and the lungs effect gas exchange, whereas
the liver processes and stores chemicals and the kidney removes substances
from the blood, the nervous system processes information.

This statement outlines the development within neuroscience that led to the notion of the
“information processing brain” (Churchland & Sejnowski, 1992), whose basic unit—the
neuron—is an entity that “transmits information along its axon to other neurons, using a
neural code” (Reinagel, 2002, p. R542). Although the terms “information,” its“ processing,”
or the “neural code’ are—even today—often just vaguely defined and mostly used in a
rather metaphorical sense (Bennett & Hacker, 2003), their usage reflects changes in the
way biology, in general, and neuroscience, in particular, have been performed during the
last few decades. “Information” has become a central concept in the biological sciences.
Processes in molecular biology, developmental biology, and neuroscience are often con-
sidered as processes where information is “read,” “transformed,” “computed,” or “stored”
(Oyama, 2000; Bray, 1995; Kay, 2000). This information perspective on biological pro-
cessesis part of the “ cognitive turn” within neuroscience and psychology (Gardner, 1985).
The cognitive turn reflects a challenge to the prevailing behavioral model of human func-
tioning, which had dismissed the need to examine “interior” mental processes and looked
for lawful relationships in learning experiments. The application of the vocabulary pro-
vided by information theory (Shannon, 1948) and cybernetics (Wiener, 1948) allowed the
investigation of neuronal processes such that the behavioral “black box” could be opened
and even become an object of reverse engineering.

1The 1S Web of Knowledge is an integrated Web-based platform containing the Science Citation
Index Expanded, the Socia Sciences Citation Index, and the Arts & Humanities Citation Index and is
hosted by The Thomson Corporation. Access (subscription necessary) via http://go5.isiknowledge.com/
portal.cgi/ The data bases were accessed in February 2005 in order to perform this analysis.
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The cognitive turn and the scientific conceptualization of information (Aspray, 1985)
are interrelated processes. In arather short time following the Second World War, a small
group of mathematically oriented scientists developed atheoretical basis for conceptualizing
“information processing” (or “computation”). They mainly created or specified the vocab-
ulary for today’s discussion about information processing in natural systems. Adapted to
neuroscience, this vocabulary consists of the terms “neuronal channel,” “neuronal code,”
“neuronal noise,” and “neuronal computation” (Christen, 2006). Furthermore, cybernetics
promoted a principle claiming that behavior and thought processes should be studied by
the methods used for studying machines. This epistemic principle of the cybernetic
research program was stringently formulated by Arturo Rosenblueth and Norbert Wiener
(Rosenblueth & Wiener, 1950, p. 320):

We believe that men and other animals are like machines from the scientific
standpoint because we believe that the only fruitful methods for the study of
human and animal behavior are the methods applicable to the behavior of
mechanical objects as well. Thus, our main reason for selecting the termsin
guestion was to emphasize that, as objects of scientific enquiry, humans do
not differ from machines.

Thisprinciple served as an epistemic foundation for alarge body of the cybernetics literature
about the brain (e.g., Ashby, 1952; Young, 1964) and still serves as credo for neuromor-
phic engineering by saying that “if you really understand something, you can usually
make amachinedo it” (Anderson & Rosenfeld, 1988, p. xiii). In neuroscience, this shiftin
perspective on biological processes led to the development of computational
neuroscience? (Sejnowski et al., 1988), wherein the brain not only became an entity that
can be explained or modeled using recent technological concepts but the analysis of the
brain may help to improve or to find new technology. The cognitive turn, expressed by the
introduction of the information perspective in neuroscience, is thus a paradigmatic exam-
ple of atransition of ascientific field.

Conference Analysis

After 1945 an increasing number of conferences dealt with the application of concepts of
information theory and cybernetics to brain research. For this analysis, the major confer-
encesin the fields of cybernetics (with focus on the Macy conferences), information theory
in relation to biology, neuroscience in relation to the Neurosciences Research Program
(NRP), and conferences that focus on neural modeling and theoretical aspects have been
chosen. The Macy conferences—organized by the Josiah Macy, Jr. Foundation between
1946 and 1953—are widely acknowledged as one of the first attempts to establish inter-
disciplinary cooperation between scientists of different fields in the general context of
cybernetics and systems theory (Pias, 2003, 2004). Topics related to neuroscience were
regularly present on the agenda of the Macy conferences. The NRP was established in
1962 at the Massachusetts Institute of Technology (MIT) by Francis Schmitt and other
collaborators (Schmitt, 1992; Swazey, 1975/1992). It intended to integrate classical
neurophysiological studies with new methods provided by molecular biology and was a
driving force in the establishment of contemporary neuroscience. Each conference was

2In Europe, the term “neurcinformatics’ typically is used instead of “computational neuro-
science,” whereasin the United States, “ neuroinformatics’ refer to the development of IT (information
technology) tools for neurodata management.
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represented by a set of names of participants (see Appendix for details). The 38 confer-
ences identified were clustered based on similarities concerning participants (“partici-
pants-distance”—hasically the pairwise overlap of participant sets).

The analysis led to the identification of four main clusters (Figure 1). The first cluster
consists of the Macy conferences (Table 1, first block). This is not surprising, because
these conferences are similar in construction, as the Macy conferences were organized
around a large core group. The Macy cluster is divided into two subclusters, because the
first five conferences included a smaller number of visitors and because the members of
the core group more reliably attended the conferences. The second cluster is formed
mostly by the NRP work sessions and Intensive Study Programs (Table 1, second block).
The NRP work sessions and study programs of the late 1960s and early 1970s are not part
of the cluster, indicating an aternation of generations in combination with a change of
focus. The third cluster, called “theory cluster,” contains the conferences dealing with
information theory, cybernetics, and neural modeling (Table 1, third block). This cluster
splits into two subclusters, one of which contains all cybernetic and information theory
conferences, whereas the second consists of conferences with a more biological focus.
The remaining conferences are contained in a fourth cluster called the “biology cluster,”
because they deal mostly with biological topics (Table 1, fourth block). In this group, also
the remaining NRP conferences are contained.

Cluster-Analysis:
— 38 conferences
— Distance: participants

Macy-Cluster
(very stable) Theory-Cluster
(pretty stable)
Macy Macy " " —
1946 1949- Cyber Bio
1948 1953 1955—- 1948-
1968 1962
NRP-Cluster
(stable)
1963-1971
Biology-Cluster
(remaining conferences)
1959-1973

Figure 1. Cluster analysis of conferences. The result of clustering using the participant distance.



(penunuoD)

g8 VN ‘8Bpugqued T/.-0.6T (sdoysxiom 1) /2 selewuwns SYN
€0T VI ‘8BpLgued 0/—896T (sdoys>iom G) 9 saLeWIWINS SYN
xC6 0D ‘Bpjnog 696T '80'80 — "L0'TZ dsie
an VI ‘8BpLgued 696T—/96T (sdoysxJom G) G SolelWns SHN
80T VI ‘sBpLoued 89619961 (sdoysxiom G) ¢ SeLfeluwns SHN
16 VN ‘8Bpuqued 89-/96T (sdoysxom 9) € selewwns SHN
79 0D ‘lepjnog 996T AInC dsi'T
20T VN ‘8bpugued 99-G96T (sdouys>iom 9) Z sslrewwns SHN
80T VYIN ‘sBpLqued #9-€96T (sdoysxjom 6) T SSlewWNS SHN BBND-dYN
8¢ CN ‘uoipauld €567 1udVY v2-2e 90UB.BJU0D AJe N "OT
i YIOA MBN ZS6T YRIN'TZ/ 02 8ouBBJu0D AJRIN ‘6
€e YO A MON TS6T UoRN'OT/'ST 8ouBeJu0D AJe|N '8
4 YIOA MBN 0S6T YN '7Z/'€2 douBBJu0D AT */
€e YO A MON 66T YOI\ 'S2/ 72 8ouBIeJu0D AJR N "9
8z IO A MON 86T Bulids 90UBPJU0D AR N G
€e YIOA MON L¥6T 180010 7Z/'€C 80UBBJU0D AJe N 1
9z Y0 A MON LY6T YN YT/ET 90UBIBJU0D AT N '€
G2 YIOA MBN 96T 00100 '8T/LT 8ouBIBJu0D AJRIN 2
12 YI0OA MON 96T Yo N "60/°80 80UBJBJU0D AJRN T oBnD-Ae N
d# 2%e|d ard aleu aoude U0

(T 2InbB 14 393) seIsN [0 01 BuIpJooJe padnolb ssouseJuo)

211



'saseqelep sweu ay) aressuab 0] pasn usaq aney siued piied ay) 1ou pue sBupssd0.d 8use UG 3U) JO SJoyire BunngLuod ayl AJuo eyl SSedIpul «

‘welbold ApniS aAUBIU | dS| "WNISOAWAS UYo.Jessay a2UaIasoeN 'SHN

€T VN ‘9bpLgued 2/-0.61 (sdoys>iom G) g salrewwns SYN
2T 00 ‘lepnog 2/6T '80'TT—L0VZ dsle
14 - ‘sesseye|e L 996T Yo\ SSSUBS UIYS Lo WwnisodwiAs feuoireullu| ‘T
9 vO ‘elo 296T 2Q "90—70 Bul|ppoN pue Alody | IneN
99 SspuejBY®RN ‘UepR 296T "1deS /10T WRISAS SNOABN 8} Ut BUSS3001d LoIRWLIO |
A VN 8BpLqued 6S6T '80°T0— "L0'6T uoedjunwiwio) Alosuss Jo sajdiulid Bsn|o-jo1g
19 AN ‘Oeyng 896T 100 '¥Z—'TZ WRISAS SNOAJBN 8} U BUSS001d UoieWIo |
22 Ame1| ‘olprey /96T aunp SHIOMPBN [eIreN Uo [00YoS
x69 HO ‘uoike@ 996T A2 N 'S0—€0 SoluoIg Ul swe|goid dieuegio
9T X1 ‘UoISnoH 296T [011U0D INBN pUe 3B2I0)S Lo |
6 71 "eueqgin T96T 8unC "60/80 uoeziueblo-}es Josajdnuld
+€G N ‘uopuo-] 096T '60°20 — "80°'62 K108y L uoirewIOU | U0 WNSOdWAS Yl
6T 71 ‘oBeoyd 6S6T 2N '90—'S0 swesAs buiziuebio-es
112 N ‘uoibuippe L 8G6T "NON "LZ—¥2 $885800.d-1yBnoy | Jo uoiesiveyse N
+CE N.L ‘Bunquijres 9G6T "0 TE—'6Z ABojo1g ut A10ay 1 uorrewou|
N wnibpg ‘InuweN 9GBT duUNC '62—92 anbnpuegAo ap eUOIRUBIUISIBUOD BT
x05 MN ‘uopuoT] GG6T '1deS '9T—"2T Aioay L uoirewloyu| uo wnisodwiAs ¢
AST 71 euequn ZS6T Pwwns ABojo1g u1 K108y uorrew.ou|
6T VO ‘euspesed 86T '109S 'GZ—'02 wnisodwAs uoxiH ay L Bsno-Alosy L
d# adk|d akd 9ueu adus.e Juo)

(penunuoD)
TalqeL

212



Publication Patterns in Neuroscience 213

The analysis reveals arather close connection between the clusters that emerge based
on participation similarity and the thematic fields that were discussed in the conferences.
This shows that the majority of participants are rather well tied to their particular scientific
community. Asthe focus of this contribution is the distribution of the ideas of cybernetics
and information theory within different scientific communities, scientists who frequently
were present in at least two of the main identified clusters were analyzed further. These
scientists served as the basis for choosing key personsthat will be the subjects of adetailed
citation analysis.

Citation Analysis

We identified 32 persons who were present in at least two clusters (see Appendix).
As expected, many members of the Macy core group belong to this set (12 scientists)—
indicating the strong interdisciplinary interest of those scientists. When considering only
those scientists, which were present in at least three clusters (12 in total), four persons
from the Macy tradition fall in this category: Julian Bigelow, Ralph Gerard, Warren
McCulloch, and Heinz von Foerster. Four of the other persons of this category (Horace
Barlow, John Eccles, Patrick Wall, and Cornelius Wiersma) were physiologists by train-
ing, and three (Leon Harmon, Werner Reichard, and Oliver Selfridge) descended from a
basic science or engineering tradition with some affinity to biological questions. The per-
son most evenly present in all four clusters was the British information theoretician
Donald MacKay, although Warren McCulloch participated in the largest number of all
conferences considered. If the 32 scientists identified are classified according to origin, we
find that 15 originated from the United States and 10 migrated to the United States—indi-
cating that the “information processing” perspective on neuronal processes has been
developed to a large extent in the United States (we have to note that the analysis did not
cover any sources from the Soviet Union). Within the “non-Americans,” researchers from
the United Kingdom dominated.

For the citation analysis, the following 6 persons out of the 32 identified were chosen:
Warren McCulloch (1898-1968), the scientist with the highest number of conference par-
ticipations, as he was involved in several important scientific debates concerning the
“information-shift” in neuroscience—notably in neural modeling (McCulloch & PFitts,
1943), the neurona channel capacity discussion (MacKay & McCulloch, 1952), and the
establishment of the brain-computer analogy (McCulloch, 1949). Donald MacKay (1922—
1987), as he was probably the intellectually most comprehensive researcher within the
“information-domain” (MacKay, 1954, 1956, 1966), which is reflected in the fact that he
was present in conferences of all four clusters. From the scientists mostly related to neuro-
science, Ralph Gerard (1900-1974), aleading figure in neuroscience at that time, as well
as the two neurophysiol ogists Horace Barlow (1921-) and Theodore Bullock (1915-2005)
were chosen. Gerard was co-organizer and proceedings-editor of the 1962 symposium on
“Information Processing in the Nervous System”—an encounter of neurophysiologists
and leading theorists (modelers, mathematicians, and experts in computer and system
science) that proved to be a main event in the emergence of the information perspectivein
neuroscience (Christen, 2006). The latter two were major figures in the early neural cod-
ing debate (Barlow, 1961a, 1961b; Bullock, 1967). Finally, Werner Reichardt (1924—
1992) was chosen, as he became an important promoter of cybernetics in Germany and
showed up with surprising frequency in the conferences we investigated.

The citation analysisreveals clear differencesin the publication activity and scientific
appreciation of the work of the six scientists (note that in the graphs the numbers of



214 Markus Christen

publications are scaled with ten to increase visibility). For example, the publication pat-
terns of McCulloch (Figure 3) and Gerard (Figure 2) are very different, although they
worked in quite similar fields, were both important representatives of the Macy-tradition
and emerged from the same generation of scientistsin terms of age. The graph of the cita-
tion analysis of Gerard (Figure 2) shows a classical behavior (Glénzel & Schoepflin,
1994): amaximum (in the mid-1960s) and a steady decay.® Furthermore, the work of Ger-
ard was basically acknowledged in the same fields in which he published. An exception is
his work in psychology (human sciences), which is obviously less recognized than his
work in cellular biology and medicine.

The citations of McCulloch, however, display a sudden increase in the late 1980s—
an uncommon pattern in citation analysis (Figure 3). This particularity of McCulloch’s
citations can be ascribed to the McCulloch-Pitts paper of 1943 (McCulloch & Pitts, 1943),
which accounts for more than 40% of all citations of McCulloch’s work. If this paper is

600
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*—=0
400
% 300 Publications
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8 200
o
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Multidisciplinary sci. Multidisciplinary sci.
Axes: %

Figure 2. Citation anaysis for Gerard: Above the citations and publications per five-year period
(note that the number of publicationsin the graph is scaled with 10 to increase visibility). Below, the
classification of the publications and citations of Gerard are indicated.

3Note that the location of the maximum in the citation graph can be affected by the onset of the
database (1945).
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Figure 3. Citation analysis for McCulloch: Above, the number of citations (al papers, only
[McCulloch & Pitts, 1943], difference between both numbers) and the number of publications per
five-year period since 1945 are indicated. Below, the classification of the publications of McCulloch
and the citations of hiswork is shown. The distribution of the citations of the McCulloch-Pitts paper
isindicated by the grey line (unfilled areq).

excluded from the citations, the number of citations of McCulloch per time shows the
rather classical, abovementioned decay. When the impact of this paper in relation to dif-
ferent scientific fields is investigated, a strong bias towards the technical sciences (mostly
computer science) isvisible. A closer analysis shows that the sharp increase in citation of
the McCulloch-Pitts paper between 1985 and 1995 islargely related to the increasing pub-
lication activity within the neural network community following the contribution of John
Hopfield (1982), which made neural networks (again) a legitimate topic of research for
many scientists. Although Hopfield cited the McCulloch-Pitts paper only for suggesting a
binary type of neuron (no firing vs. firing at maximum rate), the paper became a “found-
ing paper” for a growing community of scientists—the neural network and, to a lesser
extent, the computational neuroscience communities. McCulloch’s work in medicine—
the field with the largest fraction of McCulloch’s publications—is, however, not strongly
acknowledged by the medical community.

The two physiologists investigated—Barlow and Bullock—show the highest number
of citations in total. This indicates the different citation culture in biology compared to
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other fields, e.g., the technical sciences. There are, however, some interesting differences
between Barlow and Bullock: Almost a quarter of Bullock’s citations emerge from his
well-known standard monograph “Structure and Function in the Nervous Systems of
Invertebrates’ (Bullock & Horridge, 1965), which very soon after publication was
acknowledged in the community as a standard work (Figure 4). It is, however, not awork
whose importance increased in time as the McCulloch-Pitts paper, because the classical
decay behavior in citations can be observed. Therefore, the fact that the number of cita-
tions of the work of Bullock is still high cannot be explained by a single work. It also is
notable that the impact of Bullock’s work is restricted to the biological sciences—thus, in
those fields where he also published.

Barlow, on the other hand, has several well-cited publications, but no single publica-
tion that accounts for a significant number of the total number of citations (Figure 5).
Furthermore, he wrote on average only two to four papers per year—but the work he pub-
lished was usually well acknowledged by the community. The citations increase consider-
ably in the mid-1960s, indicating that Barlow became a prominent scientist in that period.
The fact that Barlow’s citations usually fall in the category of “neuroscience” (a category

1000
Bullock
800 Citations:
Total ——o
600 "Structure
- and ..."
[2]
s
= 400 Difference ®------ .
.g
o 200 Publications
45— 50- 55 60— 65— 70— 75— 80- 85- 90— 95- 00—
49 54 59 64 69 74 79 84 89 94 99 04
Year
Publications Citations
Neuroscience Neuroscience
Biol: cells Biol: systems Biol: cells Biol: systems
Basic sci. Medicine Basic sci. Medicine
30 20 10 10 20 30 30 20 10 10 20 30
Technical sci. Human sci. Technical sci. Human sci.
Multidisciplinary sci. Multidisciplinary sci.
Axes: %

Figure 4. Citation analysis for Bullock: Above the number of citations and publications per five-
year-period are indicated. Below the classification of publications and citations according to different
fieldsis shown.
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Figure 5. Citation analysis for Barlow: Above the number of citations and publications per five-
year period are indicated. Below the classification of publications and citations according to differ-
ent fieldsis shown.

to which newer journals are attributed), together with the nondecreasing curve of citations,
indicate that he still is well acknowledged in neuroscience today. Interestingly, Barlow’s
work had some impact in the technical sciences, human sciences, and medicine as well—
which probably is associated with hiswork on the visual system.

The two multidisciplinary European scientists—MacKay and Reichardt—also dis-
play interesting differencesin the citation analysis. For both, the absolute numbers of citations
are considerably smaller than those of Barlow and Bullock. At least for Reichardt, this dif-
ference reflects the bias of the 1SI-database towards American and English journals; a
considerable number of his publications is not contained in the ISl database, which
distorts the citation analysis.* The citation analysis of MacKay shows a peak in the mid-
1970s, when he published the most (Figure 6). His citations decay slowly, indicating, that
heistill rather influential. MacKay shows publication activity in all fields, which demon-
strates his broad interdisciplinary interest. Compared to all six, he is most cited in the

“The official Web site of the Max-Planck-Society (http://www.kyb.mpg.de/~wreichardt) lists
70 journal articles, 27 conference papers, 24 book chapters, and 5 popular scientific publications—
in total 126 publications. The ISI Web of Knowledge database contained only 59 entries.
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Figure 6. Citation analysis for MacKay: Above the number of citations and publications per five-year
period are indicated. Below the classification of publications and citations according to different
fieldsis shown.

category human sciences (especialy in psychology). Reichardt’s citations, finally, show
the slowest increase of all six protagonists (Figure 7). His citations reach a peak in the
early 1990s, following his death. The analysis of Reichardt’s publications according to
category shows a “double-peak” characteristic for interdisciplinary work, as he published
in neuroscience aswell asin technical sciencejournals. His major impact, however, liesin
the biological sciences.

A general comment concerns the category “multidisciplinary science,” where in all
cases a considerable difference between the fraction of papers published and the fraction
of citations can be observed. Thisisaresult of the effect that publications in interdiscipli-
nary journas (e.g., “Nature” or “Science”) usually are not cited again in these journals,
but mostly in specialized journals. Furthermore, publications in interdisciplinary journals
promote the author’ s own work, such that citations in these contributions often refer to the
author’s work that was published in specialized journals (Urs Schoepflin, Max-Planck-
Institute for the History of Science, Berlin: personal communication). This explains why
the fraction of publications in the field “multidisciplinary science” is usualy larger than
the number of citationsin that field.
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Figure 7. Citation anadlysisfor Reichardt: Above the number of citations and publications per five-year
period are indicated. Below the classification of publications and citations according to different
fieldsis shown.

Conclusion

The analysis demonstrates that scientists whose work can be attributed to asingle transition
in neuroscience—the emergence of the information perspective as a part of the cognitive
revolution—nevertheless display very different publication patterns. This is not per se a
surprising observation, as it would be astonishing to find uniform behavior in this respect.
Rather, our analysis displays the varieties of communication activities that are associated
with such transitions. The following aspects are of particular relevance: first, asingle pub-
lication (e.g., McCulloch) can get the status of a “founding paper” of new disciplines (in
particular the neural network community) that are formed a long time after publication
and in fields rather remote of the intended scope of impact (technical sciences instead of
brain research). Second, in transition times, the main field of impact can be rather different
than the field to which publications are attributed (e.g., McCulloch, Reichardt)—which is
not surprising for transition periods, when new fields are formed. Third, high acknowl-
edgement within certain fields is rather independent from the number of publications
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attributed to this field (Barlow vs. Bullock). Fourth, the peaks in publication activity and
acknowledgement through citations may overlap (MacKay) or be well separated (Gerard).
Fifth, language barriers affect the validity of publication and citation analysis (Reichardt).
In particular the first and second aspects reflect characteristics that usually are attributed
to transition periods—thus confirming, that indeed the proper persons have been chosen
for thisanalysis.

It is important to remember the strength and limits of the quantitative methodol ogy
used in this contribution. First, by using appropriate distance measures, the clustering
algorithm—that has proven to be powerful in various hard classification problems (Ott
& Stoop, 2006)—also can serve for analyzing historical transition processes. The “partici-
pant-distance” is a rather simple measure and we are currently investigating more com-
plex measures based on terms and concepts used in scientific publications. However, such
methods cannot replace qualitative reflections regarding such transitions but instead serve
as a complementary tool with an objective flavor. In this contribution, the cluster analysis
basically confirmed the expected disciplinary group—but also showed that there are
indeed four well-separated groups, which was not obvious from the beginning. Second,
the quality of the citation analysis reflects the quality of the underlying database. This
aspect is of particular relevance when the analysis covers periods at the onset of a database
and includes scientists that may suffer from language biases—as the example of Werner
Reichardt demonstrated. Thus, it is crucial that the quality of a citation analysis in such
cases is evaluated carefully.

In summary, we find a large variety of publication patterns of scientists, who never-
theless are considered to be key figures in an important transition within neuroscience.
This shows that such transitions are dynamic processes accompanied by communication
activity that can only be acknowledged by acertain delay using classical citation analysis.
Standardized evaluation procedures, which are tempting in times when performance-based
funding dominates science policy (Herbst, 2007), may miss these aspects—in particular
because such procedures usually do not span a sufficient period in order to ascertain
emerging acknowledgements in fields other than the one(s) in which the person is work-
ing. This historical analysis calls for caution in this respect and suggests a more liberal,
qualitative way of science evaluation in neuroscience and elsewhere.

Appendix

Cluster Analysis of Conferences

To generate the participant-database, the following sources were used: For cybernetics,
the Macy conferences (10 conferences. Pias, 2003, 2004; von Foerster, 1950; von Foerster
et a., 1951, 1952, 1953, 1954) and the Web site of the American Society for Cybernetics
(ASC: http://mww.asc-cybernetics.org/foundati ong/history/M acy Summary.htm\#Part1) were
used. For neuroscience, the activities of the Neurosciences Research Program (NRP) in
the 1960s and early 1970s, which are published in a series of proceedings and monographs
(45 work sessions and 3 Intensive Study Programs: Schmitt et al., 1977; Schmitt &
Worden, 1974; Schmitt et a., 1973, 1972, 1971; Schmitt, 1970; Schmitt et al., 1970, 1969,
1967; Quarton et al., 1967; Schmitt & Melnechuk, 1966), were analyzed. The meetings
usually took place at MIT. For the analysis, only those work sessions were considered that
were published in the seven volumes of the Neuroscience Research Symposium Summaries.
The fourth Intensive Study Program of 1977 was excluded from the analysis. Asa detailed
analysis of clustering of topics within the NRP sessions was not the focus of the analysis,
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the 45 NRP work sessions have been aggregated into eight groups according to the partic-
ipant lists of the Neuroscience Research Symposium Summaries, leading to 11 “confer-
ences.” Finally, all conferences that were found during the search for historical sourcesin
Christen (2006) were considered (17 conferences. Sources. Caianiello, 1968; Cherry
1956, 1961; Fields & Abbott, 1963; Gerard & Duyff, 1964; Jeffress, 1951; Kensalo, 1968;
Leibovic, 1969; National Physical Laboratory, 1959; Oestreicher & Moore, 1968; Province
de Namur, 1958; Quastler, 1953; Reiss, 1964; Rosenblith, 1961; von Foerster & Zopf,
1962; Y ockey et al., 1958; Y ovits & Cameron, 1960).

To obtain the conference clusters, we used a clustering paradigm, which does not
require prior information concerning number and size of clusters (Ott et al., 2005). The
algorithm requires the definition of a similarity measure that was provided by the “partici-
pant distance,” given as the size of the intersection of the participant sets of two confer-
ences and normalized by the larger set of both. From this result, 1 is subtracted and the
absolute value is taken as the distance between two conferences. Thus, adistance“0” indi-
cates that exactly the same participants were present in both conferences, and a distance
“1" indicates that no person wasin both conferences. To calculate the participant distance,
a database was created containing the names of all researchers that were either listed as
participants or—if a participant list was not available—listed as contributors to the pro-
ceedings. The name database contained 1481 names, for which name identities were carefully
checked. For the NRP work sessions, lists were aggregated according to the eight volumes
of the Neuroscience Research Symposium Summaries, covering four to nine work ses-
sions. The pair-wise comparison of al conferences led to a distance matrix that was used
asinput for the clustering algorithm.

Citation Analysis

Based on the conference analysis, 32 persons were identified who were present in at least
four conferences and at least two clusters.® Persons were excluded whose multiple pres-
encesin the NRP and biology clusters were due to the fact that they participated in the two
NRP conferences that fell in the biology cluster, as they represent the continuation of the
NRP community into the 1970s. For six of them, a detailed bibliometric analysis has been
performed using the 1SI Web of Knowledge database. First, the number of papers per year
present in the database for the period 1945 up to the death of the person, as well as the
number of citations per year for the period of 1945-2004, has been evaluated. The pres-
ence of homonyms has been carefully checked. Publications and citations were counted
in afive-year window in order to smooth annual fluctuations. Publications and citations
were analyzed according to the ISl subject categories in order to investigate in which
fields they published and in which fields they had the strongest impact. Categories that
contained less than 1% of the citations are excluded from the analysis (Reichardt: 0.5%).
The ISl subject categories refer to the journals in which a paper is published. A publication
in such a journal, or a citation within a publication in such a journal, leads to a score.
Astheanalysisled to almost 100 subject categoriesin which the papers of the protagonists

5These persons are: Horace B. Barlow, Gregory Bateson, Julian H. Bigelow, Mary A. B. Brazier,
Henry W. Brosin, Theodore H. Bullock, Colin Cherry, John C. Eccles, Robert Galambos, Ralph W.
Gerard, Leon D. Harmon, Heinrich Kliver, Rafael Lorente de N6, Donald M. MacKay, Warren S.
McCulloch, Frank Morrell, Vernon B. Mountcastle, Gordon A. Pask, Carl Pfaffmann, Walter H.
PFitts, Henry Quastler, Anatol Rapoport, Werner E. Reichardt, Oliver G. Selfridge, Claude E. Shannon,
Hans-Lukas Teuber, Heinz von Foerster, John von Neumann, Patrick D. Wall, Paul Alfred Weiss,
Cornelius A. Wiersma, and Donald M. Wilson.
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(or the people who cited them) fell, they have been grouped to eight classes with
acomparable total number of citations and with a comparable thematic connection as
follows:

¢ Neuroscience: Neurosciences

e Biology - Systems: Anatomy & morphology, behaviora sciences, biodiversity,
conservation biology, developmental biology, ecology, endocrinology & metabolism,
entomology, environmental sciences, evolutionary biology, marine & freshwater
biology, microscopy, oceanography, plant sciences, zoology

e Medicine: Anesthesiology, cardiac & cardiovascular system, clinical neurology,
ergonomics, hematology, medicine: genera & internal, medicine: research &
experimental, nutrition & dietetics, obstetrics & gynecology, oncology, ophthal-
mology, orthopedics, otorhinolaryngology, parasitology, pathology, peripheral
vascular disease, pharmacology & pharmacy, psychiatry, public environmental
& occupational health, radiology, nuclear medicine & medical imaging, rehabilita-
tion, sport sciences, surgery, toxicology, tropical medicine

e Human Sciences. Communication, education & educational research, history &
philosophy of science, humanities. multidisciplinary, information science & library
science, management, operations research & management science, philosophy,
psychology, psychology: applied, psychology: biological, psychology: clinical,
psychology: experimental, psychology: mathematical, psychology: multidisci-
plinary, religion, socia issues, social sciences: interdisciplinary, socia sciences.
mathematical methods, sociology

o Multidisciplinary Sciences: Multidisciplinary sciences

e Technical Sciences. Automation & control systems, computer science: artificial
intelligence, computer science: cybernetics, computer science: hardware & archi-
tecture, computer science: information systems, computer science: interdisciplinary
applications, computer science: software engineering, computer science: theory
& methods, engineering: biomedical, engineering: chemical, engineering: electrical
& electronic, engineering: industrial, engineering: mechanical, engineering: multi-
disciplinary, instruments & instrumentation, materials science: multidisciplinary,
robotics, telecommunications

e Basic Sciences: Chemistry: multidisciplinary, chemistry: physical, electrochemistry,
mathematics. applied, mathematics. interdisciplinary applications, mechanics,
optics, physics: applied, physics: fluids & plasma, physics: mathematical, physics:
multidisciplinary, statistics & probability

e Biology — Cells: Biochemistry & molecular biology, biophysics, cell biology,
genetics & heredity, physiology

The relative numbers of publications and citations that fall in each of these eight catego-
ries are displayed in a spider diagram showing the relative fraction of publications and
citationsin each category.
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